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Abstract. Reliability of tools and reproducibility of study results are
important features of modern Natural Language Processing (NLP) tools
and methods. The scientific research is indeed increasingly coming un-
der criticism for the lack of reproducibility of results. First step towards
the reproducibility is related to the availability of freely usable tools and
corpora. In our work, we are interested in automatic processing of un-
structured documents for the extraction of temporal information. Our
main objective is to create reference annotated corpus with temporal in-
formation related to dates (absolute and relative), periods, time, etc. in
Ukrainian, and to their normalization. The approach relies on the adap-
tation of existing application, automatic pre-annotation of WikiWars cor-
pus in Ukrainian and its manual correction. The reference corpus permits
to reliably evaluate the current version of the automatic temporal an-
notator and to prepare future work on this topics. The corpus is freely
available for the research on https://github.com/thhamon/WikiWarsUA

Keywords: Temporality - Information Extraction - Ukrainian - Wiki-
Wars - HeidelTime - Reference Corpus

1 Introduction

Unstructured documents are the most common source of information, and they
may represent the majority of information available in different sources and do-
mains. Yet, the work on unstructured narrative texts is very demanding on auto-
matic methods for detecting, extracting, formalizing and organizing information
contained in these documents. If information extraction (IE), which is part of
Natural Language Processing (NLP), proposes such methods and aims at detect-
ing and extracting relevant pieces of information from textual data, the question
on availability of corpora, resources and reference data is very important. In-
deed, such data are crucial for designing, testing and evaluating the automatic
methods. Another important issue is related to the reliability of tools and to the
reproducibility of study results across similar data from different sources. The
scientific research is indeed increasingly coming under criticism for the lack of
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reproducibility of results [5, 7, 6]. First step towards the reproducibility of results
is the availability of freely usable tools and corpora.

In our work, we focus on detection and extraction of temporal information,
such as it occurs in these sentences:

— Kopabeav Anoanon-11 cmapmysas 16 aunns 1969 o 18 20duni 32 xeu- auny
3a I'pinsivem. (The Apollo-11 ship took off at 1:32 pm GMT on 7/16/1969.)

— Ipomazom mpvox 200un, nOKY HaNG2002iCY6ary 368 A30% 13 Mocksoro, Laeapin
dasas iwmeps o i homoepagysascsa. (During three hours, while establishing com-
munication with Moscow, Gagarin was interviewed and photographed.)

— Kopeticvka sitina - 36potinut xondaixm miore Kopeticokoro Hapodno-Jlemo-
xpamuuroro Pecnybaixoro ma Ilisdennoro Kopeero, axuti mpusas 3 25 uepehs
1950 poxy do 27 aunna 19583 p. (Korean war is an armed conflict between Demo-
cratic People’s Republic of Korea and South Korea, which lasted from 25th of June
1950 up to 27th of July 1953.)

— B ex8amopiasoHOMYy Ma MPONIYHOMY MOACT NPUNAUBY 1 610NAUSYU 30€0iAb-
W20 NOBMOPIIMBCA 0814t Ha Aoby. (In the equatorial and tropical areas, high

and low tides mostly occur twice a day.)

— Tpusaau 118 poxkis, 3 npumupennam. (Lasted for 118 years, including armisti-
ces.)

— o cepedunu 260-x do w. e. Pumcvka pecnybaika ocmamoyuHo nionopadky-
sana cobi Anewnincvrul nisocmpis. (By the mid of 260 BC, the Roman Re-
public had gained control of the Italian peninsula.)

— OcHoBHUM OxHCEPENOM 3 ICTOPIT epeko-nepcvruT soek € «lcmopisy Tepodoma,
wo micmums onuc noditi do 478 do n. e. exarouno. ("The Histories" by Hero-
dotus, which contains description of events up to 478 BC, is the main source on

history of the Greco-Persian Wars.)

Temporal information is important for several tasks and areas, as it allows to
structure the entities and events according to their chronological occurrence. This
is important in several situations. For instance, in historical studies, the events
are usually ordered and then taught and studied in this order. Temporality has
become an important research field and several challenges addressed this task
up to now: ACE [1], SemEval [22,23,21], 12B2 2012 [20]. Yet, the main work
is done on texts written in English. We propose to work with texts written in
Ukrainian.

In what follows, we first present some related work (Sec. 2). We then precise
our objectives (Sec. 3), introduce the material used (Sec. 4) and the proposed
method (Sec. 5). Our results and their discussion are presented in Section 6.
Finally, we conclude with some directions for future work (Sec. 7).

2 Related Work

Work on temporal information relies on three important steps when process-
ing unstructured narrative documents: identification of linguistic expressions
that are indicative of the temporality and their normalization [22,4,17,11], and
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modeling and chaining of temporal information and events [2, 13, 14, 20, 9]. Iden-
tification of temporal expressions, which corresponds to the first step, provides
basic knowledge for further tasks aiming at the processing of the temporality.
The existing available automatic systems, such as HeidelTime [17] or SUTIME
[4], exploit rule-based approaches, which makes them adaptable to new data,
areas, and languages. Such tools usually encode temporal information with the
TimeML standard.

TimeML! [14] is an annotation standard for temporal expressions proposed in
2010. Since then, it has became the reference for encoding temporal information
in different languages. For instance, it has been used in several contexts: for
encoding temporal data in challenge corpora such as TempEval [23,21, 3] and
12B2 [20], for preparing corpora? annotated with temporal expressions such as
TimeBank, TempEval, 12B2 and Clinical TempEval corpora.

TimeML offers the possibility to encode several types of temporal information
and expressions (i.e. TIMEX3 tags):

1. Expressions of dates, time, durations or sets (attribute types). Dates and
time are represented according to the ISO-8601 norm;

2. ISO-normalized forms of the expressions (attribute value), such as in (from
examples above):

— 16 aunna 1969 o 13 200uni 32 xeusuny = 1969-07-16T13:32:00
— mpvox 200un = P3H
— deiui na doby = P1D

3. Quantity and frequency of the set expressions (attributes quant or freq),

such as in this expression of frequency:
— 06iui Ha doby = 2X

4. Begin and end anchors for durations (beginpoint and endpoint attributes).
For instance, in example Kopeticvka sitinag - 36potinut kondaixm mioec Kopeii-
cororo Hapooro-/emoxpamuunoro Pecnybaixoro ma Iliedennoro Kopeero, axuti
mpueag 3 25 wepsna 1950 poxy do 27 aunna 1953 p. (Korean war is an armed
conflict between Democratic People’s Republic of Korea and South Korea, which
lasted from 25th of June 1950 up to 27th of July 1953.), the begin anchor is 25th
of June 1950 and the end anchor is 27th of July 1953. The implicit duration
is 3 years, 1 month and 2 days, which is normalized in P3Y1M2D.

5. Temporal modifiers, which have been introduced in order to annotate changed
or clarified temporal expressions. For instance, in example /lo cepeduru 260-x
do H. e. Pumcora pecnybaika ocmamoyuro nidnopsadkyeana cobi Anennincorull
nieocmpis. (By the mid of 260 BC, the Roman Republic had gained control of the
Ttalian peninsula.), the date 260 do n. e. is changed by cepedunu, which is the
date modifier attribute MID.

In addition to the annotation of temporal expressions, TimeML also allows to
describe events as well as relations between temporal expressions and,/or events.

! http://www.timeml.org
2 http://timexportal.wikidot . com/
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In this paper, we only focus on the annotation of temporal expressions (TIMEX3)
related to dates, durations and time.

There is quite few available corpora with temporal annotations. In addition to
corpora mentioned above and created as part of challenges, there is the WikiWars
corpus® [12] which provides a collection of texts issued from Wikipedia articles.
These texts describe the course of the most famous wars in history, including the
biggest wars that happened in the 20th century. The corpus contains 22 articles
(such as WW1, WW2, Vietnamese war, Russo-Japanese war, or Punic wars).
The main interest in working with these Wikipedia articles is that they contain
several dates, as they are typically associated with battles, meetings, armistices,
etc. The initial project contains articles in English. It has been extended to three
other languages (German, Vietnamese and Croatian) [16,10]. Hence, another
interest in working with this corpus is that is contains comparable information
and data in several languages.

3 Objectives

The purpose of our work is to build reference corpus in Ukrainian language
annotated with temporal information. Temporal information is detected and
normalized in the ISO format with respect of the TIMEX3 norm. By compari-
son with the previous work, which focused on the adaptation of HeidelTime to
Ukrainian [8], we currently propose the manually verified reference corpus anno-
tated with temporal information. The corpus is freely available for the research?.
The availability of this corpus may permit a more thorough evaluation of the
automatically obtained results.

4 Material

Encyclopedic articles are obtained from the Wikipedia resource in Ukrainian®,
which is a free and collaborative resource. This encyclopedia contains informa-
tion on a great variety of topics. For our work, we created the WikiWars corpus
[12] in Ukrainian, which contains Wikipedia articles describing the most famous
wars in history, including the biggest wars of the 20th century. Since the ar-
ticles related to the Riffian War, the Sudanese Civil War and the Chaco War
are available and contain enough temporal expressions, we also included them
in the corpus. Overall, the corpus contains 25 articles (such as WW1, WW2,
Vietnamese war, Russo-Japanese war, or Punic wars), and 66,479 word occur-
rences. The articles have been collected similarly to the building of the original
WikiWars corpus [12].

3 http://timexportal.wikidot.com/wikiwars
4 https://github.com/thhamon/WikiWarsUA
® https://uk.wikipedia.org
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5 Methods

The methods are composed of three main steps: pre-annotation of texts with Hei-
delTime adapted to Ukrainian, manual correction, and evaluation of the current
version of automatic annotations obtained with HeidelTime. We also propose a
comparison with the English version of the annotations.

5.1 Pre-annotation

For the pre-annotation, we use the HeidelTime application. During a preliminary
study, HeidelTime [17] has been extended to over 200 other languages [18] using
existing multilingual resources such as Wiktionary ¢, which provides data for
170 languages. The test of this version provided no results for Ukrainian (lexical
ambiguity and polysemy, missing translations, Wiktionary resources not suit-
able for the purpose...). Hence, HeidelTime was first adapted to the Ukrainian
language [8].

HeidelTime is a cross-domain temporal tagger that extracts temporal expres-
sions from documents and normalizes them according to the TIMEX3 annota-
tion standard, which is part of the markup language TimeML [14]. This is a
rule-based system. Because the source code and the resources (patterns, normal-
ization information, and rules) are strictly separated, it is possible to develop
and implement resources for additional languages and areas using HeidelTime
rule syntax. Three kinds of resources have been improved:

— linguistic patterns, which describe linguistic elements of the temporality
(days of the week, months, numbers, etc.). This type of resources is used
for the detection of temporality in texts;

— normalization resources, which are created to permit the normalization of the
detected elements. In this way, all the detected units are normalized. Thanks
to these resources, normalization can be performed for absolute (Example
(1)) and relative (Example (2)) dates, durations and sets. Thus, the nor-
malized values of Examples (1) and (2) are 2015-05-07 and 2017-05-09,
respectively if we consider that these two dates are related;

— rules for composing more sophisticated detection of temporality, such as
periods, intervals and specific expressions.

(1) 7 mpaena 2015 poxy. (May 7Tth, 2015.)
(2) Yepes dea dni. (Two days later.)

HeidelTime was adapted to Ukrainian language on newspaper articles from
Vipaincora npasda’. Then, it was used for the automatic annotation of the
WikiWars corpus, which provided 2,226 annotations. Because of the diversity of
Wikipedia articles and topics, the detection of temporal information must cover
a great variety of dates and formats, several of which do not occur in modern
newspaper articles, on which the system in Ukrainian has been developed.

5 https://www.wiktionary.org/
" https://www.pravda.com.ua/news/
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5.2 Manual correction of annotations

Eile Edit Format Tools Help

TMyHi4Hi BifiHK — TPK BilHK (Meplwa MyKivHa BilHa PTG . Opyra MyHivHa eiiHa EE-E .. TpeTs MyHidHa siiqa TEE-TEENEN
FENENE. ) mik PymomM | KapdareHom 2a NaHyBaHHA Hag 3axig4HUM Cepeq2seMHOMOp aM, 33KIHHWINCA MOBHOK NEpeMoro PUMY | SHULLEHHAM
KapdareHcskoi gepxkasu. Tpusanw INENENE, 3 NpUMUDEHHAM.

3 3. Pumcbka pecrybiika ocTaTo4HO Nignopaakysana cobi ANeHHIHCBKUIA NiBOCTPIB. MNojanslua ekcnaHcis Pumy spobuna
HEMMHY-AM (0T D 3ITKHEHHA 3 Kap(arsHOM — MOTYTHROIO 1pAaa0i B TiBHIHO-3aX AHIl Adpuui (JTiBIR), SKa yTPUMYBaNS BENMKY YACTMHY CMLWA
OCHOBHI MOPCEKI 38'A3KN B 3axigHOMy CepeaeMHOMOp'.

Mepa MNyHivHa Bilka (|

v EEEWTNENEY sariK HaliMaHUiB 3 KamnaHii (MamepTuHLUi) 3axkonus M \ A nonic (micT. p: ) Ha cxigHoMy p Cuuyanii, [
a o goromory Ao Pumy. PUMCLKi Hapo aHi 360pn
MNPWAHANN PiLIEHHA NPO A M BlTa, apmis nepenp A 00 Cuuunnii i, YW Ha
NPOTMAIC KAPIAreHsH, 38AHANE MICTO, ¥ BIANOBIAS KapdareH oronccwe BifHy Pavy. CMpSKySLlI pasou 3 Kaphar eHAHaMI 0BoXKMNN MeccaHy, ane
Hesfano. ¥ pumnaHM po36mam Fiepora Il | 3Mycam MOro BCTYNMTW 3 HUMW B COO3, ¥ ] BOHW Y3 AKparaHT (ArpuredT),
HaearuImBiwy hopTewio Kapdareda s Chyunnii; kapdarenui Gynn BuTrcHEHI B 3axigHy YacTwHy ocTpoea. Wob enopaTwca 3 dhnoTom Kapdarena,
wo Ge3kapHo crycTolwysas beperw ITani, pumasHiu nobyaysani ao FERIGEIEME. 120 Goiosux Kopabaie, ¥ noT KapdareHa 3gobye
NEPEMOry Haj PUMCEKOI ecKkaapoio BinA Ninapceknx ocTpoBie, ane 6Gye po3BuTKiA Bina Myuca Mina.

He aymisium ,lluﬁVITVICFI p\LIJyHDI nepesary B 6opoTebi 3 KapthareHsHaMu 3a CuLAniio B I, pUMNRHA BAPILLANA NepeHecTy BificeKoBi Aii

no A¢pu|>(m 1256 no 1. el | sasaaswy Nopaskn qaoTy Kapdarena Bind maca EKHuM BOHMW BUCAZWINCH 8 Knynehcskil ByxTi (Ha cxig sig Kapdarena).

BEKKUMI, | KapdareH, mobinisysasium sci pecypew, 3ibpas BeNMKE HaMaHE BIACKKO NifL KOMAHAYBSHHSM CnapTaHLs KeaHTinna.
KC&HTINM HaroNoBY PO3rPOMAB PUMCEKY eKCMeAUULIAHY SpMil. X04a pUMCEKUIA (NOT B3RE FOpY Haj eckapok KapdareHa 6ina M. Fepm, senuka Aoro
4acTKa 3arvHyna noTiM nia vac Bypi.

3HOBY ﬁya 3HULLeHWR Bypeo. Ha [k
Kapdharena — NiniGei i Apenany. Ane cnpoba yaTu J'Imlﬁem
JKEPTBOI WTOPMY.

HoBMA dnoT. ¥ [ I uei hnoT po3bue ecxanpy Kapdarera nobausy EraTcokix 0CTPOBIB, PO3YMIONM HEMUHYHICTE NadiHKg Ninifes i
IpenaHu, KapareH 6YB BUMYWEHIA TITH Ha YKNAACHHA MARY, NOCTYMMBWACE Ha KOPUCTE PUMY CBOIMA CULMAIACEKIMY BONO AIHHAMA §
30B0B'A33BLINCE CINATUTI BEAUKY KOHTPWBYLI0. B pe3yneTaTi Nepwol MyHiuHol BiftHK PuMcska pecnyBika NepeTBOpUAaCH Ha CWALHY fepKasy
3axigHoro CepegzemHoMop'a.

Apyra MyHidHa sifiHa (EE-H

I

[ 5 Events | @ Signals | & Timex3 | @ ALinks | @ SLinks | © TLinks |

TID Type Function i... |Temporal... Value Value Fro... Mod Anchor Ti... |Anchor Ev...
(t60) 264 DATE | BCO264 =
(t61) 241 pp. ... |DATE L BC0241
(t62) 218 DATE | BCO218 |
(t63) 201 pp. ... |DATE L BC0201
(t64) 149 DATE | BCO149
(t65) 146 pp. ... |DATE L BCO146
(t1)1lle pcKIB DURATION | P118Y
(t66) cepeauH... DATE L BC0260 MID
(t67) 264 | BCO264
(t3) 241 A0 H.... O BCO241
(t4) 284 80 H.... O BCO284
(t68) Micna To... L FUTURE_REF
(t5) 265 g0 H. O BCO265
(t69) HasecHI L] BCO264-5P
(t7) 262 8o H. O BCO263
(t8) 262 A0 H.... O BCO262

| (t70) 260 go ... L BC0260 |
(111 260 na ECOZ60 hd

[ [¥] Text Swipe by Word [Font: 12pt. Default [Charset: UTF-8 [Task: Tango TimeML

Fig. 1. Reading and annotation of temporal information with Callisto on example of

Punic wars.

The results provided by the automatic annotation of temporality are then
corrected and completed manually. We use the Callisto application developed
by the MITRE Corp.8. As can be seen in Figure 1, this application permits
to visualize the existing annotations in the text (upper part) together with the

8 https://mitre.github.io/callisto/manual/use.html
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detected linguistic units and their normalizations (lower part). Then, each an-
notation can be modified or deleted, and new annotations can be created. The
same operations are available for the normalization information. Modifiers can
also be added to the annotations, such as mid, end, after.

5.3 Evaluation

After the manual correction of the annotations and the creation of the refer-
ence data, the results from the previously obtained automatic annotation [8] are
evaluated against these reference data with classical evaluation measures [15]:

— true positives T'P: number of correctly extracted or normalized temporal
expressions;

— precision P: percentage of the relevant temporal expressions extracted and
normalized divided by the total number of the temporal expressions ex-
tracted and normalized.

— recall R: percentage of the relevant temporal expressions extracted divided
by the number of the expected temporal expressions;

— F-measure F: the harmonic mean of the precision and recall values £2*%

PR’

The evaluation is done with scripts available from previous work [17]. The evalua-
tion measures are computed with strict and relaxed values, according to whether
the boundaries of the temporal expressions are detected correctly (strict bound-
aries) or not (intersection between reference and automatically extracted linguis-
tic units).

6 Results and Discussion

During the manual correction of the results, we observed two main difficulties in
the results of the current version of HeidelTime in Ukrainian:

— Ambiguity of nieniv meaning both midnight and north. Currently, every oc-
currence of this marker is automatically annotated as temporal information,
like in this example:

Y enpobax noaczwumu muck 3 <TIMEXS3 type="TIME" value="1967-06-
12T24:00" >nisnowi</TIMEX3>, <TIMEXS3 type="DATE" value="1967-
08-09">9 cepnua</TIMEX3> mobisvna 6puzada apmii Biagpu y crkaadi
3000 ocib6 36 nidmpumru apmuaepii ma OPOHEMAWUN NEPENPABUAACA HG
saxrionutl 6epee Hizepa. (Trying to ease the pressure from morth, 9th of August
mobile group of the Biafra army composed of 3,000 people and supported by artillery
and armoured cars crossed the Niger river and reached its western side.)

The disambiguation of this marker may rely on prepositions it subsumes or
on additional analysis of texts, as pre-processing or post-processing step.
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— The native tokenization of HeidelTime is unable to tokenize text in several
situations, for which reason, several dates have been missed by the automatic
annotation. For instance, all the dates have been missed in this example:
ITyriuni eitinuy — mpu eitinu (Hepwa Iyniuna eiting 264-241 pp. do n. e.,
Lpyea Hyniuna eiting 218-201 pp. do n. e., Tpema yniuna eitina 149-146
pp. 0o 1. e.) miotc Pumom i Kapgazenom 3a nanysarna nad 3axionum Cepeo-
semHomop’am. (Punic wars - three wars (First Punic war 264-241 BC, Second
Punic war 218-201 BC, Third Punic war 149-149 BC) between Rome and Carthage
for the for the conquest of the Western Mediterranean.))

Further to the manual correction, the reference annotations amount up to
2,719 temporal units. The automatic extraction provides 2,116 temporal units,
among which 2,018 are correct (True Positives). For comparison, in the English
version of the WikiWars corpus (19 files), the reference data contain 1,858 tem-
poral expressions.

Table 1 indicates global strict and relaxed values of Precision P, Recall R
and F-measure F of the extracted results. As expected, relaxed values are bet-
ter because they accept intersection between reference data and automatically
extracted results. Yet, the strict values are high as well, which means that the
system is quite successful in the extraction of temporal linguistic expressions.

Table 1. TIMEXS3: strict and relaxed values for Precision, Recall and F-measure.

P|I|R | F
strict match 10.85(0.66|0.75
relaxed match|0.95/0.74|0.83

Table 2 indicates performance of the system for the detection of types of
temporal expressions (which may be of three natures: date, duration, time) and
for their normalization. As in other works, we can see that evaluation values
obtained for the extraction of linguistic temporal expressions are higher than
values for their normalization [19]. In several situations, it may indeed be com-
plicated to compute the normalized values, and typically when past of future
events are just mentioned in the texts. Improvement of the computing of the
normalization values is one of the challenges for future work.

Table 2. TIMEX3: extraction and normalization values (Precision, Recall, F-measure).

TP | P | R | F
type 1,897(0.90(0.70{0.80
normalization|1,651|0.78|0.60|0.69
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7 Conclusion and Future Work

The main purpose of this work is the creation of the reference corpus with anno-
tations of temporal expressions and their normalizations. We proposed to build
such corpus in Ukrainian as part of the WikiWars corpora. The pre-annotation is
done automatically with the Ukrainian version of HeidelTime. The annotations
are then verified and completed manually. Overall, on 25 Wikipedia articles,
we count 2,719 reference temporal units. This reference corpus permits to make
the evaluation of the current version of HeidelTime: up to 0.80 F-measure for
the detection of temporal expressions and up to 0.69 F-measure for their nor-
malization. This corpus is freely available for the research and accessible on
https://github.com/thhamon/WikiWarsUA. For people working on the auto-
matic detection of termorality, it will permit to improve and to evaluate the
automatic detection of temporal expressions in Ukrainian. One of the challenges
is related to the normalization of the temporal expressions and to their link with
the events described.
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